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Introduction: A Benchmark for Implicit Hate Speech
⚠  Content Warning: may contain upsetting examples.

https://emojipedia.org/warning/
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Can we {understand, detect, automatically explain} 

this complex subset of hate speech? 
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Inferiority

> Incitement of Violence
“Hitler was Germany –Germans shall rise again!”
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Incitement of Violence

> Inferiority Language
“It’s not a coincidence the best places to live are majority white.”
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Incitement of Violence

Inferiority Language

> Irony
“Horrors... Disney will be forced into hiring Americans”
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Incitement of Violence

Inferiority Language

Irony

> Stereotypes and Misinformation
“Can someone tell the black people in Chicago to stop killing one another before it becomes Detroit?”

Threats and Intimidation

White Grievance
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Incitement of Violence

Inferiority Language

Irony

Stereotypes and Misinformation

> Threats and Intimidation
“It won't be long before whitey is walking thru the slums, hoping and preying for a white victory.”

White Grievance
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1. Implicit Hate Taxonomy ⚠
Incitement of Violence

Inferiority Language

Irony

Stereotypes and Misinformation

Threats and Intimidation

> White Grievance
“Black lives matter and white lives don’t? Sounds racist.”
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2. Implicit Hate Benchmark Dataset

Grievance

Incitement

Inferiority

Irony

Stereotypical

(other)
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(241)

(134)

(1,032)

(57)

(58)
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Grievance

Incitement

Inferiority

Irony

Stereotypical

Total After Corpus Expansion

(1,583)

(1,269)

(863)

(797)

(1,133)

(666)

6,346

(80) (other)

Threats
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2. Implicit Hate Benchmark Dataset ⚠

Target: {Black folks, Muslim folks, Non-whites}

Implied Statement: <targets>   {do, are, commit} <predicate>
x

e.g.  “Mexicans are incompetent”
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Augmentation
Вы должны иметь 
возможность 
смотреть фильм, как 
хотите.

Вы должны иметь 
возможность 
смотреть фильм, как 
хотите.

Ненависть исходит от 
радикальных исламских 
джихадистов. Посмотрите 
на ЕС. Они убивают мужчин, 
женщин и детей, всех 
невинных.

The hatred of radical Islamic 
jihadists is directed at men, 
women, and children, all of whom 
are innocent.

Hatred comes from radical 
jihadists who kill innocent men, 
women, and children.

The hatred of radical Islamic 
jihadists goes so far that they kill 
men, women and children, all 
innocents.

Hate is from radical Islamic 
jihadists. Look at the EU. They kill 
men women and children all 
innocents.
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3. Baseline Classifiers for Detecting Implicit Hate
Error Analysis

Coded Hate 
Symbols

Discourse 
relations

Entity framing

Commonsense

Metaphorical 
language

Colloquial 
speech

Irony

Identity-term 
bias
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[SEP]
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t1 t2 tk… tG1 tGi
[SEP]… tS1 … tSj

[EOS]

soon white people 
will not be a 

majority anywhere

minorities

Message Implied Statement Target

[SEP]

GPT-2

minorities want to 
take over the world

GPT

[STR]

Models:

t = 

Cross-Entropy Loss:
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white 
revolution is 
the only 
solution

GPT-2

non-white 
people are 
inferior

ground truth: 
white people are 
superior to other 
races



Conclusion

1. Implicit Hate Taxonomy

2. Implicit Hate Benchmark Dataset

3. Baseline Classifiers for Detecting Implicit Hate

4. Generative LMs for Explaining Implicit Hate

GT-SALT/
implicit-hate

https://github.com/GT-SALT/implicit-hate
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